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Abstract: In this paper, we go through the development of a new numerical method to obtain the
solution to a size-structured population model that describes the evolution of a consumer feeding on a
dynamical resource that reacts to the environment with a lag-time response. The problem involves the
coupling of the partial differential equation that represents the population evolution and an ordinary
differential equation with a constant delay that describes the evolution of the resource. The numerical
treatment of this problem has not been considered before when a delay is included in the resource
evolution rate. We analyzed the numerical scheme and proved a second-order rate of convergence by
assuming enough regularity of the solution. We numerically confirmed the theoretical results with an
academic test problem.

Keywords: size-structured population; consumer-resource model; delay differential equation;
numerical methods; characteristics method; convergence analysis
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1. Introduction

We consider a model that describes the evolution of a size-structured consumer in an environment
inhabited by a single unstructured resource. We assume that the resource responds to the environment
with a constant time delay. The model is composed of two nonlinear coupled problems. On the
one hand, a size-structured population model governed by a first-order hyperbolic equation with a
nonlocal and nonlinear boundary condition, which represents the evolution over time of the consumer:

ur+ (g(x,s(t), ) u)y = —pu(x,s(t),t)u, xo <x<xp(t), t>0,
xm(t)
g(xo,s(t),t) u(xo, t) = / a(x,s(t), t)u(x,t)dx, t>0, (1)
X
u(x,0) = up(x), x<x< ng.
Variables x and t represent the size and the time, respectively. Size is the variable which structures
the individuals in the consumer population, xy denotes the newborn individual’s size (the size at birth)
that is assumed to be constant and positive and x(t) represents the maximum size of individuals at

time £. Then, x;(0) = x9, is the initial maximum size. The dependent variables 1 and s are the density
of individuals of size x and the amount of the resource available at time ¢, respectively. The so-called
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vital rates, the mortality, the fertility and the growth rates, are given by u, a and g, respectively.
The mortality and the fertility are nonnegative functions and the growth rate has no-sign restriction,
although we assume that g¢(x, -, -) > 0, which means that each individual increases in size at birth.
Vital rates depend on the structuring variable, the time and the amount of the resource available,
to take into account the influences of these factors on the dynamics of the population. The size of the
individuals changes according to the differential equation

As we allow a negative growth rate g, we are considering the case in which an individual in
the population could shrink in size under a food shortage environmental condition. In particular,
the maximum size, x;(f), is not fixed in the model and evolves following the corresponding
characteristic curve of (1)

p(t) = glxm(t),s(t),t), t>0, )
xp(0) = 28,

On the other hand, the unstructured resource s(t), t > 0, which provides feeding for the
individuals of the population, evolves with time according to the following initial value problem for a
delay ordinary differential equation:

{s’(t) = f(s(t),s(t —1),1(t), 1), >0, -

s(t) =sp(t), te[-1,0].

The rate of change in the evolution of the resource is given by a function f that includes
dependence on time and on the consumer population through the nonlocal term

Xm(t)
1(t) :/ y(x,s(t), 1) ulx, ) dx, >0, )
X0

where 1 is a function that represents the individual rate of consumption for individuals of a determined
size. It also depends on the amount of the resource available at times t and t — 7, s(t) and s(t — 7)
respectively. The memory effect, s(t — T), can be seen as a deferred influence on the environment of the
resource affordability. A common biological situation for this phenomenon occurs when the resource
population is close to the carrying capacity of the environment or near extinction, which can make the
population react with a certain delay [1]. Another situation in which this deferred influence occurs
is when the resource is formed only by the adult individuals of the population, and the delay is due
to the maturation time [2]. The solution of the model (1), (3) is determined once we know the initial
conditions u(x,0) = ug(x), xo < x < 2%, and s(t) = so(t), t € [-7,0].

Although a large number of papers on consumer models have been considered in past years, not
so many address the case in which one of the populations is structured. Consumer-resource models
have been studied from the very initial work of Kooijman and Metz [2]. These authors presented a
mathematical model for the development of an ectothermic population (Daphnia magna, water flea) in
which the amount of food they are supplied with represents a regulatory mechanism for the population
density. The model was length-structured and also included a stage of maturity: a differentiation
among juveniles and adults. This work is considered as the origin of the modern dynamic energy
budget theory. The well-posedness of the model equations and the continuously dependence on model
data was studied by Thieme [3]. The dynamical properties of the model were explored numerically
in [4], and later, analytically in [5-7]. However the description of the evolution of the resource as a
delay differential equation within a physiological structured consumer-resource model has not been
developed theoretically yet.

The theoretical treatment of this model is not easy; therefore, its numerical analysis is a valid
tool and sometimes the only one affordable. The integration of the model without delay has been
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developed by means of the Excalator Boxcar Train (EBT) [8] and a characteristics method [9]. This last
work included the convergence proof of the method while the convergence of the popular EBT method
was recently considered [10,11]. However, the numerical treatment of the coupled model with a
resource evolving according to a delay differential equation remained unexplored until our study,
so our goal was to provide a numerical method to perform the integration of such a model and its
convergence analysis.

The remainder of the paper is organized as follows. Section 2 is devoted to the introduction of
the numerical method to integrate problem (1), (3). We employ the technique of integration along
the characteristic curves in order to obtain the new numerical scheme. In Section 3, we carry out the
convergence analysis of the scheme. It is based on a theoretical framework that involves the properties
of consistency and stability of the numerical method. We also pay attention to the properties required
by the numerical quadrature rule used in the integration. Finally, in Section 4, we present a test done
in order to numerically confirm the theoretical order of convergence.

2. Numerical Method

We begin with the description of the numerical scheme. We must employ the integration along
the characteristic curves; therefore, we should remind the reader of the definition of x(t;t*,x.),
X« € [x0, xp(t)], t* > 0, as the solution of

%x(t; t,x0) = g(x(t 5, x.),8(¢), 1), t>17,

X(H5 5, x4) = X,

©)

that represents the characteristic curve that at time t* starts at x.. Now, we consider w(t; t*,x,) =
u(x(t;t*, x4),t), for each x, € [xg, xp(f)], t* > 0. It satisfies the following initial value problem

%w(t; Fox) = —p* (x(B 5, x0),s(8), ) w(t; 1%, xs), > 17,

w(t*;t*, x.) = u(xg, 1),

(6)
where p*(x,s(t),t) = u(x,s(t), t) + gx(x,s(t), t), whose solution is given by the following formula

t
u(x(t; 15, x4), 1) = u(x*,t*)exp{— /t* w(x (o, x:),s(@),®) dc’o}, > (7)

For the numerical method, we discretize this expression, together with the boundary condition
and the initial data in (1), and the initial value problem in (3).

The integration is carried out on a finite time interval [0, T]. Then, given J,L € N, we define
the discretization parameters h = (x3, — x9)/J, k = 7/L, and the number of discrete time levels
N = [T/k], which are given by t" = nk, —L < n < N. We begin the description of the numerical
method with the initial values, which, in this case, are the initial size discretization X°, X? =xo+jh,
0 < j <], the initial condition on the initial grid, uo, U]Q = uo(X?), 0 < j <], and the resource,
that has to be initialized on the interval [—T, 0], with the values §" = sy(t"), —L < n < 0.

We compute, for 0 < n < N — 1, the approximation at the general level t*+1: {X"+1, gn+l yn+l}
Xl = (Xg“, Xf“, LX), ot = (Ug“, U?H,. .., U1 ) when the values at the previous

J+n+1 J+n+1

time steps are known: {X", S", U™}, X" = (Xg', X{", ... ,X}”er), um = (up,upy,..., U’]ﬂm), 0<m<

n. We should point out that we design a second-order method based on the modified Euler scheme
and on the trapezoidal quadrature rule. This means that we need an intermediate stage in which we
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compute a first-order approximation: {X"*+1*, §n+lx yntley xntls — (xpte xrtls X?L}jfl),
Ul — (USH’*, u;wl,*, ., U?:nlfl), given by the equations
Xyt =xo, XPH = XU kg(XE,ST, ), 0<j<[4m,
gntlx — gn 4 kf(sn, SnfL, Q(X”,')/n (X, S) . Uﬂ), t”),
U = Ur exp{—kpe (X7, 8", 1M) ), 0<j<]+n
BOXG T, S P U = QX (X, ) - U,

®)

As soon as we have computed the intermedium quantities {X"+1*, $"*1* U"*+1*} we can obtain
the approximations at the advanced time level with

k 1, * :
X1+ = x,, kx;’jf = X0+ (3(X), 5" 1) +g (X5 s h)) 0 <<+,
5n+1::5"4-E(j(S”,S”’L,Q(X”,vn(X,S)fU”Lt”)

+ f(S”Jrl’*, Sn+lfL’ Q(Xn+1,*l ,Yn+l,* (X, S) ~U"+1’*), tn+1)) , (9)
urst = ur exp{—]; (V*(X]”,S”,t”) + u*(X?$1'*,S”+1'*,t”+1)) } 0<j<J+n

g(Xg—i-l, Sn+1, tn+1) u61+1 _ Q(X”+1,0¢n+1 (X, S) . Un—&-l).

In (8) and (9), at each time level, 4" (X,S) and &" (X, S) represent vectors with components
'y;? (X,S) = 'y(X]”,S",t”) and :x;’ (X,8) = u((X]'-’,S”,t”), 0 <j <]+ n,respectively, and ¢"* (X, S) and
a"* (X, S) vectors with components 'y;?’* (X,S) = 'y(X]’-l’*, S"*, ") and a?’* (X,S) = a(X?’*, Sh* ),
0 < j < J+n+1, respectively. The notation 4" (X,S) - U", &" (X,S) - U", 4**(X,S) - U"* and
a’"* (X, S) - U™ represent the componentwise products of the corresponding vectors, and Q is an
appropriate second-order quadrature rule, as given below. We observed that, in this procedure,
the total number of nodes in the grid increases in one at each time step due to the new node that
fluxes from the left boundary into the domain. This feature led us to name this kind of scheme the
aggregation grid nodes method (AGN) [12]. The algorithm is explicit and totally straightforward and
can be resumed as in the pseudocode given in Box 1.

Box 1. Pseudocode of the algorithm AGN (and SGN).

% Choose L, | integers

k=1/L; h=(x8; —x0)/]

N = [T/K]

% Initialization

do j=0,J
)q)zzxo%fjh % Initial grid points
lﬁ:uﬁ@)

end

do n=-L,0
St = So(tn)

end

% Advancing the solution on time, step by step

do n=0, N-1
Formulae in (8) % First stage to Xl o gntlx ogntls
Formulae in (9) % Second stage to xntl ogntl ogntl

% Optional (difference between AGN and SGN methods)
Formulae in (10) % Selection procedure in case of SGN method

end
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In the numerical experimentation, we use a more efficient procedure in order to keep the number of
nodes constant (and consequently, to not increase the computational cost) at each time step. Toward that
goal, we eliminate a chosen node from the grid at each time step. The selection procedure we use
in the method depends on the dynamics of the grid, as it was introduced in [13]. We refer to this
kind of scheme as the selection grid nodes method (SGN) [12]. The node picked out is the first Xl”+1
that satisfies

X = X = 11%1% \X]'.ff - X]ﬂjf . (10)

Once it is elected, we rename the nodes to keep the index labels from j = 0toj = J.

Finally, we pay attention to the nonlocal terms; they are discretized by means of a composite
quadrature rule, based on the trapezoidal formula, on the grid points X = (Xp, Xj,..., Xg), N € N,

R—1
X1 — X
9(X, V) = Z %

1=0

(Vi4+Viy1), where V= (Vp,Vp,..., V).

3. Convergence Analysis

The convergence analysis here follows the discretization framework developed in [14]. In this
framework, suitable discrete normed spaces and operators are introduced to formulate the equations
of the numerical method. Then, appropriate properties of consistency and nonlinear stability are
established. The numerical method is an adaptation of the one given in [9], and so is the analysis.
However, for the sake of completeness, we provide the details of the numerical method formulation,
and for the sake of simplicity, we present only those parts of the convergence analysis proofs associated
with estimates derived from the discretization of the delay term in the differential equation. That
means that the step by step recurrences for the errors at each time level increase the order of the
difference equation as the time discretization parameter tends to zero. For the theoretical analysis,
we consider the AGN method.

With this aim, we fix T > 0 and assume that the problem (1), (3) has a unique solution u(x, t),
x € [xo, xpm(F)], and s(t), t € [—1, T], with the following regularity assumptions:

Hypothesis 1 (H1). u € C?([xo, xp(t)] x [0, T]) and is nonnegative.
Hypothesis 2 (H2). s € C?([—, T]) and is nonnegative.

Additionally, we assume that there exists a compact neighborhood D of {s (t),0 < t < T}, such
that

Hypothesis 3 (H3). ¢ € C?([xo, xpm(t)] x D x [0, T]) and is nonnegative.
Hypothesis 4 (H4). 1 € C%([xo, xm(t)] x D x [0, T]) and is nonnegative.
Hypothesis 5 (H5). a € C?([xo, xp(t)] x D x [0, T]) and is nonnegative.

Hypothesis 6 (H6). ¢ € C3([xo, xm(t)] x D x [0, T]) and there exists a positive constant C such that
<(xo,s,t) > C,s,t > 0. In addition, the characteristic curves x(t; t*, x.) defined by (5), are continuous and
differentiable with respect to the initial values (t*,x,) € [0, T] X [xo, xp1(t)].

Finally, we suppose that there are compact neighborhoods, D¢ of {s (t), —t <t < T}, and D; of
xp(t)
{/ " y(x,s(t), Hu(x,t)dx, 0 <t < T}, such that
X

0

Hypothesis 7 (H7). f € C*(Dy x D x Dy x [0, T]) and is nonnegative.



Mathematics 2020, 8, 1440 6 of 18

Now, we choose L € N and assume that the time discretization parameter, k, takes values in
the set
K={k:k=1/(vL), v e N}

Then for k € K, we set N = [T/k] and choose | € N such that h = (x%, — x)/], and the ratio
r := k/h is a positive constant fixed throughout the analysis. Then, x, is always the last node in the
size grid. For each k € K, we define the space

N
Ac=T]1 (R]+Yl x RIF1H1) o RLAN+T
n=0 )

where vectors (y%, V9,...,yN, VN a) € A; are used to describe the following approximations: to the
inner and right-hand boundary grid nodes, given by y"” € R/*", and to the theoretical solution at the
complete grid, V" € RJ*T1+1 for each time level #, 0 < n < N; and to the theoretical solution to the
delay differential equation at time levels #, —L < n < N, provided by a € RETN*1. We also consider
the space

B, = (RI x RI*1 x RLH) % RN x f[l (RH" X RH") % RN,

where each component of vector (YO, PO A0, Py, YL, PL, ..., YN, PN, A) € By describes the residuals
of the discrete solution when it is substituted on the discrete equations that define the numerical
method: we discriminate Y°, P, A® = (A~F, A=L+1, ... AD), given by the approximations to the
initial conditions; Py, provided by the solution at the left boundary node at each time level; Y”, P",
0 < n < N, given by the grid nodes and solution to them; and A = (Al,Az, . ,AN), due to the
solution to the delay differential equation, as we show below. Both spaces, A and By, have the
same dimension.
In order to measure the size of the errors, we define

OO: s = 7 VAR GRN/
]l fé‘%'”}' n=(,1n2- 1)

J+n
Vil =Y h|VE, V"= (V.. V) € RS+,
j=0

Thus, we endow the spaces Ay and By with the following norms. If (yo, Vo, ..., yN , VN, a) e A,

(58,03, VY, 0) [y, = e [ [V, s ).

On the other hand, if (Y°,P°, A%, Py, Y!, P!, ..., YN, PN A) € By,
I (YO,PO,AO,PO,Yl,Pl,...,YN,PN,A) I3,

N N N
=[Y0lleo + [1P%]oo + (A% loo + [ Polleo + 3 KIIY"[leo + Y- K [P"[loo + 3 k[A"].

n=1 n=1 n=1

Now, for each k € K, we define

X' = (.. ) € RH”,x? =x+jh1<j<Lxl= x(tn,-tn,l,x;‘;f), 1<j<J+n1<n<N; (11)
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and we denote xj = xo, n > 0. Recall that x(t; t*, x ) represents the theoretical solution to problem (5),
t* € [0, T], x* € [xo, xpm(t)]. In addition, if u represents the theoretical solution to (1) we define

u" = (ug,uf,... uf,,) e R/l u}“ :u(x;-“,tn), 0<j<J+n 0<n<N. (12)
Finally, if s is the theoretical solution to (3) then we define
= (s_L,s_LH,...,sN), s"=s(t"), —-L<n<N. (13)

Sk

Therefore, i, = (x%,u’,x!,ul,...,xN,uN,s;) € A.
In the following, we introduce the discretization operator. Let R be a positive constant and let we
denote by B 4, (Tix, Rk”) C Ay the open ball with center {i; and radius Rk?, 1 < p < 2. Then, we define

q)k : BAk(ﬁk,Rkp) — Bk/
@, (yO,VO,...,yN,VN, a) - (YO, PO A% Py, YL, PL,..., YN, PN,A), (14)

given by the following equations, first

Y=y X cR/, (15)
P’ = Vv0 U e R/, (16)
A = a0 — 80 ¢ REHL, (17)

where a’ = (a=L, 2711, .., 4%). Vectors X° and U represent approximations at t = 0, respectively,
to the initial grid nodes and to the theoretical solution at these nodes. Vector S° represents an
approximation to the initial resource in the interval [T, 0]. Second,

Q (yn+1/an+l (y,a) . Vn+1)

Pn+1 — V}’l-‘rl o
0 0 g (xq,amt1, tnt1)

/ (18)

]. k * *
vt = {mit - =5 (s v e ) (19)

1 k
+1  _ +1 * * +1,% +1,% sn+1
PL = % {‘711 — Vi exp (‘_2 (P’ (y?’an’tn> Tt (y?+1 A A ))),}’ (20)
0<j<J+n-1,
1 k

n+1 _ = n+1 _ n __ % n _n—L n ,n RV AW

A — k{a a" =3 (f(a L, Q3" " (y,a) - V), t )
- f (a1, Qy T, 4 (y, a) - VL), ) ) } @

0 <n < N — 1. Where, with the notation introduced in Section 2,

VI =y kgl et e, (22)

V]’f:;l* = V' exp (—k u* (y]’-’,a",t”)) , (23)

0<j<J+n—-1,
Vn+l,* _ Q(yn+1,*, ‘xn+1,* (y,a) . Vn+1,*) (24)
0 g(xOI an+1'*/tn+1) ’
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anJrl,* — g" + kf (an, anfL’ Q(Yn' ,Yn (y,ll) . Vn)/ tn) , (25)

0 < n < N—1. We rewrite the quadrature rule employed in (18)—-(25) in the next general form
J+n

Q(X,V) = Y ,(X) Vj. Written in this way, we highlight that the number of nodes considered at
l_

each time leveol t" is | +n + 1, counting both the boundary node Xj = x{j = x9, 0 < n < N and the
interior grid nodes X;?, 1 <j<J+mn,0<n < N. This notation is also valid even when we consider
quadrature rules whose nodes are, at each time level, a subgrid of X", 0 < n < N, by asumming that
the corresponding weights ¢;(X) of some of the nodes are zero .

Note that ®; takes into account all the grid nodes and their corresponding solution values
at each time level, and it employs quadrature rules possibly based on a subgrid. If Uy =
(X0, U0, x',Ul,..., XN, UN,s;) € B 4, (tix, RkP), satisfies

(Dk(ﬁk) =0c Bk, (26)

the nodes, X" and 0 < n < N and the corresponding values of the solution, U",0 < n < N, at such
nodes are numerical solutions to the scheme defined by (9) when the composite trapezoidal quadrature
rule is used on a subgrid at each time step. On the other hand, the numerical solution to the scheme
defined by (9) satisfies (26).

Henceforth, C will denote a positive constant, independent of k, i (k =rh), j (0 < j < J 4+ n) and
n (—L < n < N), and C may have different values at different places.

As in [12], it is possible to establish the following property that we called (SG) for the selection

. . M(n) . . J4n+1 .
procedure given by (10): if {x% }1_0 , denotes a subgrid of the grid {x?} _ atthe time level t",
0<n<N,

(SG) There exists a positive constant C such that, for i sufficiently small, x}& — x}lz < Ch,
1+1 1
<< — n = n = x" <n <N.
0<1<M(n) -1, x]8 X0, x];,/l(n) an,O <n<N

The property (SG) condenses the essential information about the adaptive selection procedure to
allow the proof, under the hypotheses (H1)—-(H?7), of the following general properties of the composite
trapezoidal quadrature Q (X, V) based on the subgrids,

(P1) |I(t") — Q (X", 9"(x,s) -u")| < Ch?, whenh — 0,0 <n < N.
xp ("
(P2) / " a(x,s(t"), ") u(x, ") dx — Q (x",a"(x,s) -u")| < CHh?, whenh — 0,0 <n <N.
X
(P3) |q; {)x”)| < qh, where g is a positive constant independent of 11, k, j (0 < j < [+ n) and n
(—-L<n<N),for 0<j<]J+n0<n<N.
(P4) Let R and p be positive constants with 1 < p < 2. The quadrature weights g; are Lipschitz
continuous functions on B (X", RkF),0<j<J+4+mn,0<n <N.
(P5) Let R and p be positive constants with 1 < p < 2. If y", 2" € Boo(x", Rk?), V" € Boo(u", RkF)
and a" € Beo(s", RkP); then

J+n
Y (qi(y") — qi(z") v(zf,a", ") V!
i=0
whenk — 0,0 <n <N.
(P6) Let R and p be positive constants with 1 < p < 2. If y",z" € B (X", Rk"), V" € Boo(u",RkP)
and a" € Beo(s", Rk?); then

< Clly" = 2"l

J4n
};(Z) (qi(y") — qi(z")) a(z},a",t") V"

whenh — 0,0 <n <N.

< Clly" = 2",
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Then, the properties (P1)—(P6) allow us to establish that the nonlinear discrete operators describing
@, are well defined for k € K small enough, as we formulate in the following theorem (we refer to [9]
about details of the proof).

Theorem 1. Assume that hypotheses (H1)-(H7) hold and that the quadrature rules used in (18)—(25) satisfy
the properties (P1)—(P6). If

(XO,VO, XN VN,s) € By, (G, RKP),
where R is a fixed positive constant and 1 < p < 2, then, for k sufficiently small,
Q(X",vy"(X,S)-V") e Dy, (27)

0 < n < N. Furthermore, there exists a positive constant R', independent of k, such that, as k — 0,
X"* € Boo (X", R'kF), S"* € Boo(s", R'k?) and V* € B (u", R'k?), and

Q(X™*, 4"*(X,8) - V") € Dy, (28)
1<n<N.
Now, we define the local discretization error as

@ (i) = (2° 1% 0% Lo, 2 1LY, ..., ZN, LN, 0) € By,

and we say that the discretization (14) is consistent if, as k — 0,

lim || @y (tig)[| 5, = 0.

The following theorem establishes the consistency of the numerical scheme defined by
Equations (26).

Theorem 2 (Consistency). Assume that hypotheses (H1)—(H7) hold and that the considered quadrature rules
satisfy properties (P1)—(P6). Then, as k — 0, the local discretization error satisfies

1@k () |5, = u® = U oo + [1x” = X7l oo + _max_ |s" — 5| + O(K? + k). (29)

Proof. The only novelty with respect to the proof of the consistency in [9] is to establish bounds
for the truncation errors in the numerical approximations to the solution of the delay differential
equation that drives the dynamics of the resource. Therefore, the regularity hypotheses (H1)-(H7),
properties (P1), (P2) of the quadrature rule and error bounds for the explicit Euler method allow us to

bound
s — | < ‘S(tn) _gn-l_ kf (SnfllsnflfL’I(tnfl)’tnfl)‘
Tk ‘f (Sn—l’sn—l—L, I(tn—l)ltn—l) —f (Sn—llsn—l—L’ Q(x", 9" L (x,5) - un—lltn—l)) ‘
< C (B[ - oy (xs) - wh))
< C (K +kh?). (30)

As was made in [9], for h sufficiently small, we also can attain,

1Q (X", 7" (x,5) u") — Q (X, 9" (x,5) u"*)| < C (K + k), (31)
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and bounds on the truncation errors corresponding to the numerical approximations to the nodal
grids, Z",1 <n <N,

1z < C(®+Krk), 1<j<]+n 1<n<N. (32)

Next, (21), the regularity hypotheses (H1)—-(H7), the property (P1), inequalities (30) and (31) and
the error bound of the modified Euler scheme employed, allow us to achieve

|Un| S % { Sn _ snfl _ g (f (SnfllsnflfL,I(tnfl),tnfl) +f (Sn,SnL,I(tn)/tn>)‘
+ g ‘f (SnfllsnflfL, I(tnfl), tnfl) _ f (SnfllsnflfL, Q(X”il,’)/nil(x,s) . unfl), tn71> ‘
+ g ‘f (Sn,SniL,I(tn),tn) _f (Sn’*,snfL,I(tn),tn)

k
+§ ‘f (Sn’*, Sn—L’ I(tn),tn> o f (Sn’*,sn_L, Q(Xn’*, ,Yn,* (X, S) . un,*)’tn)

< C {kZ + |S” — | 4 ’I(tnfl) _ Q(X”il,’)/nil(x,ﬂ _un71>’
() = QO " (xs) - u") [+ [Q(x", 4" (x,5) - u") = QXM 4™ (x5) - u™7)[}
< c(B+nr), (33)

1 < n < N. Finally, the bounds for the truncation errors produced by U]”, 0<j<J+n1<n<N,
are derived as in [9],

L < C(+hr), 0<j<]+n 1<n<N. (34)

Therefore, (29) follows from (32)—(34). O

Another piece of notion that plays an important role in the analysis of the numerical method is
the stability with k-dependent thresholds. For k € K, let Ry be a real number ( the stability threshold)
with 0 < Ry < oo. We say that the discretization (26) is stable for iy restricted to the thresholds Ry,
if there exist two positive constants kg € K and & ( the stability constant) such that, for any k € K with
k < ko, the open ball B Ay (tix, Ry) is contained in the domain of ®y,, and for all Vi, Wy in that ball,

Vi — Wil 4, < S| @(Vi) — @r(Wy) |5,

We introduce the following auxiliary result, proved in [9] where the same quadrature rule and the
same procedure of selection of the subgrid at each time step were used.

Proposition 1. Assume that hypotheses (H1)—(H7) hold and that the considered quadrature rules satisfy
properties (P1)—(P6). Let be y",z" € Bo(X",RkP), V', W" € By (u",RkF) and a", b" € Beo(s",RkP),
where R is a positive constant and 1 < p < 2. Then,as k — 0,

1Q(y", 7" (y,a) - V") = Q(2", v"(2,b) - W[ < C (V" = W[y + [ly" — 2"[|o + [a" = b"]),  (35)

1QUy™*, v (y,a) - V") = Q(2"", 4" (2,b) - W*)| < C (V" = W™ Iy + [ly™" — 2" [0 + [a™* = 0™7]), (36)

1<n<N.

Now, we introduce the theorem that establishes the stability of the discretization defined by
Equations (26).

Theorem 3 (Stability). Assume that hypotheses (H1)—(H7) hold and that the considered quadrature rules
satisfy properties (P1)—(P6). Then, the discretization is stable for @ with Ry = RkP, 1<p <2.
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Proof. We denote

@, (yO,VO,yl,Vl,...,yN,VN,a> - (YO,PO,AO,PO,Yl,P1,...,YN,PN,A),

@, (ZO,WO,zl,Wl,...,zN,WN,b) - (ZO,RO,BO,RO,Zl,Rl,...,ZN,RN,B>,
for (y°, VO, y!, Vi, . yN, VN a), (20, W0, 21, Wi, ... 2N, WN b) € B 4, (iix, Ri). Now, we set

E'=V'-W!'c R A =y 7" cRIT 0<n<N;0"=b"—a"€R, -L <n <N,

En,* _ Vn,* o Wn,* € R]—&-n—&-l[ AF — yn,* L c RH_",O'n’* — bn,* _ an,* e R/

1 < n < N. From (22) and hypothesis (H6), we obtain

”An,* O.n—l

L <(1+Ck) ‘ ) 37)

A”_1Hm+Ck

1 < n < N. Next, from (25), by means of hypothesis (H7) and inequality (35), we arrive at

|0.Yl,*

< |0.n—1| +k ’f (ﬂn_l,ﬂn_l_L, Q (y"_l,'y"_l(y,a) . Vn—l) ,tn_l)
_f (bnfll bnflfL/ Q (anll ,ynfl (Z, b) . Wn71> , tnfl) ‘
< (1+Ck) |U”’1|+Ck|a”’l’L|+Ck{’ E”’lHl}, (38)

S

1 < n < N. Now, from (23), hypotheses (H4), (H6) and the boundedness of ||W"||, we have, for k
sufficiently small,
B

g(1+cz<)]

E"‘lHl 1 Ck {

O.n—l‘ + ‘

A1 Hw} ) (39)

1 <j < J+ n. Additionally, (24), hypothesis (H6) and inequalities (36)—(38), allow us to obtain, for k
sufficiently small,

By <

U"_l‘ +

o.n—l—L‘ + )

]

el ) e

1 < n < N. Then, we multiply |E;1*| by hand sumin j, 0 < j < J +n, to achieve a bound of ||[E™*||4,
1 < n < N. Therefore, from (39), (40) and that k = r h, we derive, for & sufficiently small,

”En,* 1 < C]’l{ o.n—l‘+ O.n—l—L‘ +‘An—le+‘En—1H1+ HEn,* 1}
J+n
+ny {(1+Ck) ’E"‘lH +Ck(a"_1’+‘A”_1H )}
=1 1 )
< ChlE )y +C {|om 7+ ot 4 A+ e ) (41)
00 1
1 <n < N, and for h sufficiently small,
e B Y T S A
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1 < n < N. Next, (19), hypotheses (H6)-(H7), (37) and (38) enable us to arrive at

AT < (1 CR A+ Ch {Jo Y+ a2+ o b+ ke vy - 22
< (+cha ] +ck {|a| +‘E”_1H1+ L N L | RN A AR A P TS
1<j<J+mn,1<n<N.Thus, from (43), when N > n > j > 1, we have
j—1
|A}7| < Ck Z(1+Ck)l (||En—1—l||1+HAn—l—l”m+ U.n—l—l‘+ O.n—l—l—L’)
1=0
= I |yn—1 n—I
+kz):(;)(1+Ck) |ij1 -z, (44)
and when | +n > j > n > 1, it follows that
n—1
A} < (14CR)"[AY,[+Ck Y (1+Ck) (||E”*HH1+ 1A o + a”**" - a”*H*LD
1=0
= Ijyn—l !
+k Y 1+ CRO Y = Z . (45)

=0

Then, by means of (44) and (45), we can conclude that
0 n—1 n—1 n—1 n
18" leo < C  1A%eo + Y KIE™ 1+ Y kA" o+ Y ko™ + 3 kIY" = Z"[wp,  (46)
m=0 m=0 m=—L m=1

1 < n < N. On the other hand, from (21), (H7) and (35)—(38) and (42), for k small enough, we obtain
that

"] < (1+CR) [0+ Ck {|o™*

+

oL 1y A (y,0) - V) = Q4 (2,5) - W)

+ ‘Q(y”_l,'y”_l(y,a) . Vn—l) _ Q(z”_l,'y”_l(z,b) .Wn—l)‘ + Un—L—l‘} +k |An _ Bn|

< (1+Ck) |(7”’1|+Ck{ A’HH +‘E'HH }
00 1
+ Ch {187+ B [y + 07|+ |01 4 oL | } k4" — B
< (1+CR) o+ Ck {|om 7 4 ot + an +‘E”‘1Hl}+k\A”—B”|, (47)

1 <n < N. Thus,

n—1
0" < (1+Ch"e°+k Y. (1+Ck) A" — B
1=0

n—1
+Ck Y. (1+Ck)! {
1=0

(rnflfol‘ 4

(TnflfL‘ + ’

Anflle i ‘
©

N A

1 < n < N. Therefore,

n—L n n—1 n—1
lo"| < C {(TOI + ) ko™ + ) k[A™ = B[+ )k [|A"]|lo+ ) K IIEmII1}, (49)
m=1 m=0 m=0

m=—L
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1 < n < N. Finally, when we study the residuals caused by the approximation to the solution,
from (20), hypotheses (H4), (H6), (H?7), the inequalities (35), (37), (38) and ||[W"~!||» < C, we have,
for k sufficiently small,

[EJ| < k|P! = RY| +(1+Ck) [E}5! + Ck { AL

anfl‘_i_ +|0n,*|}

Unka’}, (50)

M|+

< k|PP =R+ (14 Ck) [EI \+Ck{‘

ol

E}’Z 1H +

n— l‘+

1 <j<J+n1<n < N. Now, we derive the stability estimate for the boundary node from (18).
We employ hypotheses (H5) and (H6), the properties (P3) and (P6), and that ||W"||. < C, to achieve

[Eg| < [Py = Rg| +C {|o"] + A"l + [IE"][1}, (51)

1 <n < N. Thus, from (50), when N > n > j > 1, we obtain

T
|Ef| < (1+Ck) |Eg /| +k lZ(HCk)I |P]?1;l’ —R;ij,l
=0

j—1
+CE L1+ CR! I+ A e 4 o o) (52
1=0
Additionally, when | +#n > j > n > 1, it follows that
0 (=) I I I
[Ef| < (1+Ck)" [E}_,| +k12(1 +Ck)' [P — R
=0
n—1
+CE L+ CR I 4 4 o o o) (59
1=0
Thus, we can conclude that

-1
|EF | <C{IIE°|I1+ZkIIEmI1+ZkIA'"IIoo+ D kIU”’IJerIIP"1 R'"Iloo}- (54)

m=—L

As we are interested in a maximum norm bound of E", next, we proceed to achieve a bound for
the term ||E"||;, 1 < n < N. Then, for k small enough,

[E"[p <C {IIE°||1+ Z kIE™[ + Z k([ A™]eo + Z klo™|+ Z k|[[P™ = R™[|co 4 [[Po — Ro|[eo
m=0 m=—L m=1
(55)

1 <n < N. Thus, by means of the discrete Gronwall lemma,

[E"[; <C {IIEOH1+ Y k(A" e + Z ko™ + Z k|P™ — leloo+||Po—Ro|oo}, (56)
=0 m=—L m=1

1 < n < N. Next, we substitute (56) into (46), and by means of the discrete Gronwall Lemma, for k
sufficiently small, it follows that

n—1 n—1 n
A" < C {IIAOIw HIE + Y klo™|+[Po —Rollo + 3 k[P = R™[|eo + }_ K [[Y" — Z'"Iloo}, (57)

m=—L m=1 m=1
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1 < n < N. Now, we substitute (56) and (57) in (49), and apply again the discrete Gronwall
Lemma, to attain

n
"] < C{|A°|m+IIEOII1+|FOIIm+ Y k|A™ = B"[+ [P — Rolles

m=1

n—1 n—1
+ Y k|P" = R"||oo + ZkHY’”—Zmloo}, (58)
m=1

m=1
1 < n < N. Then, we substitute (58) in (56) and (57) to obtain
n—1

Y k|am — B

m=1

180 < C{IIAOIIoo+|E°H1+||0°|Ioo+|1’o—Ro|oo+

n—1 n
+ ) KPR + ZkHYm—Zmloo}/ (59)
m=1 m=1
and

n
", < C {|A°|m+ IE%ll1 + [ lloo + [P0 — Rolleo + 37 k|A™ — B™|

m=1

n n
+ ) k[[P" —R"|lw + ZkIY’"—Z’"IIw}, (60)
m=1

m=1
1 < n < N. Finally, we substitute (58)—(60) in (51) and (54) to arrive at

n
Bl < C {HAOIIoo+ IE°l[1 + [0 floo + [IPo — Roleo + Y k|A™ — B™|

m=1

m=1

n n
+ ) KPR + Zk|ymzm||oo}, (61)
m=1

1 < n < N. Thus, due to (58), (59) and (61) we have
I (AO,EO,...,AN,EN,0'> 4,
< C[(A%E% %Py — Ry, Y —Z', P —R!,..., YN —ZN PN RN, A — B)||5,.
O

We finish the analysis of the numerical method with the convergence. The global discretization
error is defined as
& =i — U € A,
We say that the discretization (26)is convergent if there exists kg € K such that, for each k € K
with k < kg, (26) has a solution Uy for which, as k — 0,
lim [|@ — U4, = lim [|&]| 4, = 0.
In our analysis, we use the following result of the general discretization framework introduced

in [14].

Theorem 4. Assume that (26) is consistent and stable with thresholds Ry. If ®y is continuous in B(@, Ri)
and ||1¢]|g, = o(Ry) as k — 0, then:
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i) For k sufficiently small, the discrete Equations (26) possess a unique solution in B({ig, Ry).
i) Ask =0, [|&l.4, = Okl 5,)-

Finally, we propose the next theorem which establishes the convergence of the numerical method
defined by Equations (26).

Theorem 5. Assume that hypotheses (H1)—(H7) hold and that the considered quadrature rules satisfy
properties (P1)—(P6). Then, for k sufficiently small, the numerical method defined by Equations (26) has
a unigue solution Uy € B({ig, Ry) and

10— 8ella, < € (16 = X0l + [[® ~ Voo + [5° — 8% + O + K2) ). (©2)

The proof of Theorem 5 is immediately derived by means of consistency (Theorem 2), stability
(Theorem 3) and Theorem 4. Specifically, if X° = x, U’ = u’ and S° = s, the proposed numerical
scheme is second-order accurate.

Next, we also establish an error bound for the differences between the theoretical solution
u evaluated at the numerical values of the grid nodes, and the approximation obtained with the
numerical method.

Theorem 6. Assume that hypotheses (H1)-(H7) hold and that the considered quadrature rules satisfy
properties (P1)—(P6). Then, for k sufficiently small, let

N
u;: = (u0'+, u1'+,...,uN'+) € HRH”,
n=0
be defined by utt = (u(Xg,t”),u(X’f,t”),...,u(X}ﬂrn,t”)) e R/ 0 < n < N, where X]”, 0<j<J+n,
0 < n < N, are the grid nodes given in (26). Then, the solution U satisfies

g {max ([ = U I5(6) = "1} } < C (X =Xl 00 = Ol + [5° = 8w +- O +1)) . (63)

Proof. We only have to consider the triangle inequality

(X7, ") = U < Ju(XF, ") —uxf, #7)] + |u(xf, ") = U7,

0 <j<J+mn0<n < N. The smoothness hypothesis (H1) on u is enough to derive that the first
term on the right hand side of the inequality is O( |X]” — x]’? |) = O(h? +k?), as proved in Theorem 5.
Additionally, the second-order rate of convergence proved in such a Theorem shows that the second
term is O(h? +k?). O

The last convergence theorem remains true even if the method employs a cuadrature rule at each
time-step in which only a selection of nodes are involved, whenever the subgrid of these cuadrature
nodes satisfies the (5G) property. In the case of the selection procedure given by (10), the convergence
can be demonstrated in two stages. First, as proven in [12], we can establish that the selection
procedure (10) creates subgrids with the property (SG) if the procedure is applied to a grid whose
nodes are in the neighborhood of the theoretical ones within a radius R k”. This is just the case, as the
convergence Theorem 6 establishes, step by step, if the solutions at each fixed time level are obtained
by the discrete operator (14).

4. Numerical Results

We carried out different simulations with the aim of exploring the behavior of the numerical
method for the structured consumer population with a delayed resource model (1), (3). We tried to
corroborate the convergence theoretical results with an academical test. It consisted of a test problem
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with meaningful nonlinearities both from mathematical and biological points of view in which the
delay differential equation for the resource employed T = 1. We used the following size-specific
growth, fertility and mortality rates

Al+z z \? 5 xp (29 z

a(x,z,t) = g)\

14z z 3p (29 z
iz ) =A z <l+z +2x> 1+z (30 K) '
The weight function in (4) was (x,z,t) = x2, and finally, the function that drove the dynamics of
the resource (3) was chosen to be

(1+z(t))°
K (z(£)* (1 +4e M)

£, 2= 1,60 =p2(0) (1= 2 )~ (6430 a0 — (0~ 1))

With this choice of data functions, the problem (1), (3) has the following solution:

N R (]

29 A e29pt/30
st =357 T ADPH0
where A = 24; x = 5; and p and A are parameters that must be fixed. In the experiment, we employed
p=0land A =0.3.
The knowledge of the exact solution to the problem allowed us to compare it with the numerical
solution and to compute the error caused by the numerical approximation. Then, given h and

k the discretization parameters in size and time, and the corresponding numerical solution with
(x0, U0, x1,ut,...,xN,UuN,s), we computed

élt,k = max {Or<r}1a<xN {Orgag(] (X, t") — u}’|},or<r}1a<xN {|s(t") — Sn}} . (64)
Note that the exact positions of the grid nodes, x]T’, 0<j<],0<n<N,areunknown, so we
compared them with the solution on the computed grid X]’.l, 0<j<J],0<n<N.InFigure1, we
show the evolution of the computed error in both consumer and resource populations. We observe
that the error is produced mainly at the birth (minimum size) and increases with time.
We can also obtain the experimental order of convergence by means of the following
well-known formula:

orderap g = 10g (&3 1,25/ €hx)
’ log 2

We can show the convergence of our method and that it is second-order accurate by means

of Table 1. In the test, the initial size interval was taken as [0, x(])w], with xg/l = 0.8, and the numerical

integration was carried out on the time interval [0, T], with T = 10. Each column and each row of the

table represent a computation with different values of the time and size discretization parameters,

respectively. The upper number of each entry in columns two to six of said table represents the error
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computed from (64) and the lower quantity is the experimental order of convergence. We also remark
that the ratio r := k/h was kept fixed as soon as we considered approximations along each diagonal of
the table. We realize that the results in Table 1 clearly confirm the expected (theoretically) second-order
convergence for these approximations. Different values of parameters p and A confirm the same

behavior of the error.

-5
1.2 x10
x10*
4 1+
= 3 0.8
S~ =
X2 S
5 06
S o- S
27y 23
0.4+
0
10
0.2
0 .
0 2 4 6 8 10

Figure 1. k =1.25 X 1072, h = 1.25 x 10~ 1.Plot on the left: evolution of the error in the consumer

population; plot on the right: evolution of the error in the resource population.

Table 1. T = 10. For each value of I and k, the corresponding upper number is é;; 1 the lower number

—1

is ordery, i.

h\k 1.25 x 1072 6.25 x 1073 3.125 x 1073 1.5625 x 1073 7.8125 x 1074
125 x 1071 3.003180 x 10~% 5.059363 x 107> 9.929120 x 10~¢ 2.615432 x 10~° 2.965525 x 107>
625 x 1072 3260311 x 10~% 7522357 x 107> 1.271462 x 10~° 2473141 x 107°® 6.535886 x 10~°

2.00 1.99 2.01 2.00
3.125 x 1072 3.334010 x 10~%  8.200264 x 10~° 1.880835 x 10~> 3.186199 x 10~ 6.163402 x 107
1.99 2.00 2.00 2.00
1.5625 x 1072 3.359480 x 10~% 8.344165 x 10>  2.046955 x 10~°  4.704060 x 10~¢ 7.979058 x 107
2.00 2.00 2.00 2.00
7.8125 x 1073 3.363417 x 1074 8.380967 x 10> 2.093071 x 10~° 5.118703 x 10~¢ 1.176429 x 10—
2.00 2.00 2.00 2.00

5. Conclusions

We proposed a numerical method specially adapted to integrate a model that describes the
evolution of a size-structured consumer population feeding on a dynamical resource. The model
couples a first-order hyperbolic partial differential equation with nonlocal and nonlinear boundary
condition and a differential equation driving the dynamics of the resource. The novelty of the model
is the appearance of a delay in the resource evolution rate. Numerical methods are the only feasible
approach, except in exceptional cases, for the approximation of the solution of the problem and
eventually studying the dynamical behavior of the model. The authors have in preparation [15], using
this model, a numerical study on the effect of the delay in the resource evolution rate on the dynamics
of a population of the Daphnia magna (water flea).

The analyzed numerical method integrated the problem along its characteristic curves. We proved
optimal second-order of convergence to the solution; this was confirmed numerically by means of an
academic test problem. This is the first convergence analysis to our knowledge for the discretization of
this kind of problem.
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